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Foreword

1t gives us great pleasure to introduce this collection of papers to be presented at the 2011 International
Conference on Parallel and Distributed Processing Techniques and Applications (PDPTA’11), July 18
through 21, 2011, at Monte Carlo Resort, Las Vegas, USA.

The Academic Co-Sponsors of this year's conference include:

The Berkeley Initiative in Soft Computing (BISC), University of Califoria, Berkeley, USA; Biomedical
Cybernetics Laboratory, HST of Harvard University and Massachusetis Tnstitute of Technology (MIT),
USA,; Intelligent Data Exploration and Analysis Laborafory, University of Texas at Austin, Austin, Texas,
USA,; Collaboratory for Advanced Computing and Simulations {(CACS), University of Southern California,
USA; Minnesota Supercomputing Institute, University of Minnesota, USA; Knowledge Management &
Intelligent System Center (KMIS) of University of Siegen, Germary; UMIT, Institute of Bioinformatics
and Translational Research, Austria; BioMedical Informatics & Bio-Imaging Laboratory, Georgia [nstitute
of Technology and Emory University, Atlanta, Georgia, USA; Hawkeye Radiology Informatics,
Department of Radiology, College of Medicine, University of Towa, Towa, USA; NDSU-CHT Green
Computing and Communications Laboratory, USA: Supercompufer Software Department (SSD), Institute
of Computational Mathematics & Mathematical Geophysics, Russian Academy of Sciences, Russia,
SECLAB (inter—university research groups at University of Naples Federico 11, the University of Naples
Parthenope, and Gecond University of Naples, Ttaly); Medical Image HPC & Informatics Lab (MiHi Lab),
University of lowa, Jowa, USA; Intelligent Cyberspace Engineering Lab., ICEL, Texas A&M University
(Com./Texas), USA; and Model-Based Engineering Laboratory, University of North Dakota, North
Dakota, USA.

Corporate Co-Sponsors, Co-Sponsors At-Large and Organizers include:

A number of university faculty members and their staff (names appear helow and also on the cover of the
proceedings); Microsoft Research; Altera Corporation; Pico Computing; Waorld Academy of Science
(www.wor]d~academy—0f—science.org/); Computet Science Research, Education, and Applications Press;
High Performance Computing for Nanotechnology (HPCNano); International Society of Tntetligent
Biological Medicine; Wotld Academy of Biomedical Sciences and Technologies; The International
Council on Medical and Care Compunetics; The UK Department for Business, Enterprise & Regulatory
Reform, UK; Scientific Technologies Corporation; and HolP - Health without Boundaries. In addition,
several publishers of compuier science and computer engineering books and journals, chapters and/or task
forces of computer science associations/organizations from % countries, and developers of high-
performance machines and systems provided significant help in organizing the conference as well as
providing some resources.

An important mission of WORLDCOMP (2 federated congress 10 which this conference is affiliated with)
includes "Providing a unique platform for a diverse community of constituents composed of scholars,
rescarchers, developers, educators, and practitioners. The Congress makes concerted effort to reach out i0
participants affiliated with diverse entities (such as: universities, institutions, corperations, government
agencies, and research centers/labs) from alt over the world. The congress also atiempts {0 connect
participants from institutions that have teaching as their main mission with those who are affiliated with
institutions that have rescarch as their main mission. The congress uses a quota system 0 achieve its

institution and geography diversity objectives."

The program commmittee would like 10 thank all those who submitted papers for consideration. About 58%
of the submissions were from outside the United Qtates. Fach paper was peer—reviewed by two experts in
the field for originality, significance, clarity, impact, and soundness, In cases of contradictory
recommendations, a member of the conference program committee was charged to make the final decision;
often, this involved seeking help from additional referees by using a double-blinded review process. in
addition, papers whose authors included a member of the conference program committee were evaluated
using the double-blinded review process. The onty exception to the above evaluation process was for
papers that were submitted directly to chairs/organizers of approved sessions/workshops; in these cases, the
chairs/organizers were responsible for the evaluation of such submissions. The overall paper acceptance
rate for regular papers was 23%; 19% of the remaining papers were accepled as poster papers.




We are very grateful to the many colleagues who helped in organizing the conference. In particular, we
would like to thank the members of the PDPTA’11 Program Committee who we hope will offer their help
again in organizing the next year's conference (PFDPTA’12). The PDPTA’11 Program Committee members
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Dr. Selim Aissi, (Steering Committee - WORLDCOMP), Chief Strategist - Security, Manageability and
Virtwalization, Ultra Mobile Group, Intel Corporation, 1S4

Prof. Daniel Andresen, Kansas State University, Manhattan, Kansas, US4

Prof. Hamid R. Arabnia, (Steering Commitiee - WORLDCOMP), Elected Fellow, ISIBM, Editor-in-Chief,
The Journal of Supercomputing; Advisory Board, IEEE TC on Scalable Computing; University of Georgia,
Georgia, USA

Dr. Alex Aravind, University of Northern British Columbia, Prince George, BC, Canada

Prof. Ruzena Bajesy (Steering Committee - WORLDCOMP), Member, National Academy of Engineering;
IEEE Fellow; ACM Fellow,; University of California, Berkeley, California, USA

Prof. 0-P. Bischof, Rochester Institute of Technology, Rochester, New York, USA

Dr. Andreas de Blanche, Experimental Multi-core Performance group, University West, Trollhattan, Sweden
Dr. Hsi-Ya (Jervy) Chang, National Center for High-Performance Computing, Hsinchu, Taiwan

Dr. Junaid Chaudhry, University of Hail, Hail City, Saudi Arabia

Dr. Long Chen, Senior Engineer, Qualcomm Incorporated, San Diego, California, USA

Prof Kam-Hoi Cheng, University of Houston, Houston, Texas, USA

Prof. Hyunseung Choo, (Steering Committee - WORLDCOMP), ITRC Director of Ministry of Information
and Communication; Director, Korea Information Processing Society; Associate Editor, ACM Transactions
on Internet Techrology; Sunglyunkwan University (SKKU), Korea

Prof. Ping-Tsai Chung, Chair, Computer Science Department, Long Island University, Brooklyn, New York,
USA

Prof. Youping Deng, Director of Cancer Bioinformatics, Rush University Cancer Center, Rush University
Medical Center, Chicago, Illincis, USA

Dr. Lamia Djoudi, University of Versailles, Versailles, France

Prabu Dorairaj, Netdpp, Sr. Performance Specialist, Bangalore, India

Dr. Mohsen Doroodchi, Cardinal Stritch University, Mitwaukee, Wisconsin, USA

Prof. (Winston) Wai-Chi Fang, (Steering Commiitee - WORLDCOMP), IEEE Fellow; Director, System-on-
Chip Research Center; TSMC Distinguished Chair Professor; National Chiao Tung University, Hsinchu,
Taiwan

Dr. Haishan Gong, eBay Inc., Sunnyvale, California, USA

Prof. George A, Gravvanis, Democritus University of Thrace, Greece
Dr. Panlaj Gupta, Microsoft Corporation, Washington, USA

Dr. Dongfeng Han, University of Iowa, lowa City, Iowa, USA

Prof. Xiangjian (Sean) He, Director of Intelligent Image Processing & Computer Vision; Deputy Director of
Research Centre for Innovation in IT Services and Applications (iNEXT); University of Technology, Sydney,
Australia

Prof. Hiroshi Ishii, Department Chair, Tokai University, Minato, Tolyo, Japan

Prof. Minoru Ito, Nara Institute of Science and Technology, Japan

Prof. Kazuki Joe, Nara Institute of Science and Technology, Japan

Praf. Kun Chang Lee, (Steering Committee - WORLDCOMRP), Professor of MIS and WCU Professor of
Creativity Science, Sunglyunkwan Unliversity, Seoul, South Korea

Dr. Shaoshan Lin, Microsaft, one Microsaft Way, Redmond, Washington, USA

Dr. Yan Luo, National Institute of Standards and Techmology (NIST), Maryland, USA

Prof. Andy Marsh, (Steering Committee - WORLDCOMP), Director HolP; Direcior HolP Telecom, UK;
Secretary-General WABT, Vice-president ICET; Visiting Professor University of Westminster, UK

Prof. Hamid Mcheick, Universite du Quebec a Chicoutimi, Chicoutini, Quebec, Canada

Dr. Armin Mehran, Islamic Azad University, Tehran, Iran

Prof. Hiroaki Nishikawa, University of Tsukuba, Iharaki, Japan

Dr. Nitin, Distinguished Adjunct Professor, University of Nebraska at Omaha, Omaha, Nebraska, US4

Dy, Michailidis Panagiotis, University of Western Macedonia, Florina, Greece

Dr. R. Ponalagusamy, Professor and Head, Department of Mathematics, National Institute of Technology,
Tiruchirappalli, India

Prof. Junfeng Ou, Clayton State University, Morrow, Georgia, US4

Kl




e Prof Kishore R. Sakharkar, Professor, Infectious Disease Cluster, Advanced Medical & Dental Institute

(AMDI), University Sains Malaysia, Malaysia

Dr. Akash Singh, IBM, Sacramento, California, USA

Dr. Brajesh Kumur Singh, Reader, Department of C.8.E, FET, RBS College, Bichpuri, India

Prof. R. K. Singh, Uttarakhand Technical University, Delradun, Uttarakhand, India

Sunil Kr. Singh, Uttarakhand Technical University, Dehradun, Uitarakhand, India

Ashy M. G. Solo, (WORLDCOMP Publicity Chair), Fellow of British Computer Society, Principal/R&D

Engineer, Maverick Technologies America Inc.

Prof. K. Subramani, West Virginia University, Morgantown, West Virginia, US4

e Dy Jie Tang, University of California Irvine, California, USA

e Prof Dr. Qurat-ul-Ain Tarig, Chairperson, Department of Computer and Information Systems Engineering,
NED University of Engineering & Technology, Karachi, Pakistan

e Dr. Qusmane Thiare, Gaston Berger University, Saint-Louis, Senegal

e Prof Fernando G. Tinetsi, Editor, Journal of Compuier Science and Technology, Universidad Nacional de

La Plata, La Plata, Argentina

Dr. Viadimir Volkov, The Bonch-Bruevich State University of Telecommunications, Saint-Petersburg, Russia

Dr. Guanghui Wang, Department of Svstems Design, University of Waterloo, Canada

Dr. Yin Wang, Lawrence Technological University, Southfield, Michigan, USA

Prof. Layne T. Watson, (Steering Committee - WORLDCOMP), IEEE Fellow; NIA Fellow; ISIBM Fellow;

Fellow of The National Institute of Aerospace, Virginia Polviechnic Institute & State University, USA

Prof. Dr. Bernd E. Wolfinger, University of Hamburg, Hamburg, Stellingen, Germany

s Prof. Jongwook Woo, President, KSEA-SC; Director of HiPiC; California State University, Los Angeles,
California, USA

s« Jianfei Wu, North Dakota State University, Fargo, North Dakota, USA

s Prof. Lotfi A. Zadeh, (Steering Committee - WORLDCOMP), Member, Nationa! Academy of Engineering;
IEEE Fellow, ACM Fellow; AAAS Fellow; AAAI Fellow; IFSA Fellow; Direcior, BISC; University of
California, Berkeley, California, USA

s Dy Amir Zeid, Program Leader, Computer Science and Information Systems, American University of
Kuwait, Kuwait

s Dy Songfeng (Andy) Zheng, Missouri State University, Springfield, Missouri, USA

*

We express our gratitude to keynbte and invited speakers of WORLDCOMP and individual
conference/tracks and tutorial speakers - the list of speakers appears on the conference web site,

We would also like to thank the followings: UCMSS (Universal Conference Management Systems &
Support, California, USA) for managing all aspects of the conference; Dr. Tim Field of APC for managing
the printing of the proceedings; and the staff of Monte Carlo Resort in Las Vegas for the professional
service they provided. Last but not least, we would like to thank Associate Co-Editors of PDPTA’11: Drs,
Minoru Tto, Kazuki Joe, Hiroaki Nishikawa, Hiroshi Ishii, Fernando G. Tinetti, Ashu M. G. Solo, and
George A. Gravvanis.

We present the proceedings of PDPTA’L L.

Hamid R. Arabnia, Ph.D.

Professor, Computer Science, University of Georgia, USA
General Chair & Coordinator, PDPTA’11

Editor-in-Chief, The Journal of Supercomputing (Springer)
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A parallel algorithm based on simulated annealing for land use
zoning plans

M. Susrez!, L. Santé!, F, F. Rivera?, R. Crecente!, M. Boullén', J. Porta®, J Parapar®, and R. Doallo®
and Laboratory, University of Santiago de Compostela, Lugo, Spain
2Dept. of Electronics and Computing, University of Santiago de Compostela, Santiago de Compostela, Spain
3Computer Architecture Group, University of A Corufia, A Corufia, Spain

Abstract— There is an increasing demand for tools which
support the land use planning process and one of the most
complex tasks of this process is the design of a land use
zoning map. With this aim an algorithm based on simulated
annealing has been designed to optimize the delimitation of
land use categories according to suifability and compaciness
criteria. The high number of plots involved in a land use
plan leads to high computational costs. Two parallel versions
were implemented. The first one improve the final solution
using different parameters in parallel. The second one gets
advantage of the spatial parallelism. Results on a real case
of study show that the solutions provided by our algorithms
are similar to the solution provided by experts, but much
faster and with less effort. The parallel versions of the code
present good results in ferms of the quality of the solution
and speed-up.

Keywords: Land use planning, parallel simulated annealing, GIS

1. Introduétion

The development of a land use plan is long and laboricus,
requiring a great effort on the part of public administrations
and technical teams to achieve a good solution. As a result,
there is an increasing demand for tools which support the
planning process and one of the most complex tasks of this
process is the design of a land use zoning map. The design
of a land use zoning map can be formulated in terms of an
optimization problem in which each plot is allocated to the
best category according to certain criteria and constraints,
These criteria always include the land suitability for the land
uses of a land category (e.g., [1], [2]) and some authors
also consider spatial criteria, especially the compactness of
the regions allocated to one single category (e.g., [3]. [4],
[5]). Due to the fact that the number of plots involved
in a municipal land use plan is usually large, the search
of the optimal solution using algorithms such as integer
programming is unfeasible, It is, therefore, necessary to
turn o heuristic algorithms capablie of achieving near-best
solutions in a reasonable time [6] [7] [8]. In particular, good
results have been obtained using the simulated annealing
technique {e.g.. [91, [10], [11], [41, [E2], [13]). Most of these
algorithms operate on a regular raster grid. Land use zoning
based on a regular grid is found to be unrealistic as it may

lead to a single-land use plot allocated to several categories
or to a group of very different plots allocated to a single
category. In addition to this, the planning laws in the study
area require land use zoning based on cadastral plots,

The large number of plots involved in a2 municipal land
use plan leads to high computational costs in order to run
a number of iterations enough for exploring the complete
search space. The use of different parallelization strategies
has been considered in order to reduce the execufion time
and to improve the results of the algorithm. Many proposals
for parallelization can be found in the literature [14], {15].

This study proposes a parallel algorithm based on simu-
lated annealing for land use zoning that uses an irregular
spatial structure based on a cadastral parcel map. This
algorithm was applied to land use zoning in the municipality
of Guitiriz, located in Galicia (N.W. of Spain) as a case of
study. The paper is structured as follows: Section 2 defines
the characteristics of the optimization problem. Section 3
describes the pre-processing stage. Section 4 describes the
design of the simulated annealing algorithm, Section 5 is
devoted to introduce the implementation of the parallel .
versions of the algorithm. In section 6 experimental results .
are discussed. And finally, some conclusions and ideas for
future work are given in Section 7. '

2. Problem statement

Land use planning laws define a set of land use categories
and the restrictions enforced to each category. For some
categories, their spatial allocation is completely and uniquely °
determined by legal restrictions. We will refer to this group
of categories as fixed categories, In the case of Galicia,
the fixed categories include the water, coast, infrastructure
and heritage protection land. The non-fixed categories cor-
respond to the agricultural, forestry, natural space and urban
land. :

Consequently, two stages can be distinguished in the
design of a land use zoning map: the application of law
restrictions for the delimitation of fixed categories and the
decision making by planners for the allocation of non-fixed
categories. For the first stage a pre-processing module has
been developed in which the fixed categories are allocated:
applying the planning laws by means of geometric operations
{buffers, intersections, differences...).
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In the second stage planners must delimitate the non-
fixed categories using their expert knowledge. An heuristic
algorithm based on simulated annealing has been designed
to facilitate this task. At this point it is important to note that
laws and experts advise that the process of spatial allocation
should take into account the current boundaries of the
existing plots in the municipality, i. e., a plot should not be
divided in several parts with different categories. Therefore
the problem is to distribute N plots among C different non-
fixed categories addressing two objectives, based on experts’
criferia: maximization of the overall suitability of the plots
to the categories allocated to them and maximization of the
compactness (and hence minimization of the fragmentation)
of the resultant land use patches. Land use patches are
defined as the polygons resulting from the union of plots
assigned to the same category. This optimization is subject to
the constraints that the total area allocated to each non-fixed
category cannot exceed certain minimum and maximum
values set by the planner.

The relative importance of both suitability and compact-
ness criteria varies depending on the target land category.
For example, the compactness is basic for the forestry land
category, whercas in the natural space land the importance
of the compactness is low. For this reason the planner must
be able to assign different weights to each criterion in each
category,

3. Pre-processing stage

The problem requires three types of data which are read
in the pre-processing stage: characteristics of each plot,
parameters for the allocation of each category and geomet-
ric elements to define fixed categories. The characteristics
of each plot include its geometry, initial category and a
sujtability score for each non-fixed category. In addition,
the parameters for the allocation of each category include
the maximum and minimum area, and the weights for the
suitability and compactness criteria for each category,

The elements that define the fixed categories correspond (o
layers of geometric elements like rivers, roads, archaeologi-
cal sites, They can delimitate the fixed categories in different
ways. The first one is to allocate directly these elements (o a
specific fixed category. For example, the archaeological sites
are included directly in the heritage protection land, This
procedure also allows to allocate a category to areas that,
because of their singularity, must be delimited by and expert
or a specific algorithm. The other issue is the delimitation
of a buffer over the geometric elements at a certain distance
established by the law. An example is the protection area for
roads. The result of these procedures is a map of plots in
which the fixed categories are delimited, so the plots allo-
cated to these categories are not considered in the simulated
annealing algorithm. The pre-processing stage allows that
these calculations, most of them involving computationally
expensive geometric operations (e.g. infersections), are run

3671

just once. These operations have been implemented using

* the JTS Topology Suite [16] library for spatial analysis

operations and the SEXTANTE framework [17].

Besides, in the pre-processing stage the conditioning of
the algorithm input data is carried out. The calculation of
the compactness based on land use patches requires the
knowledge of the adjacent plots to each one of them, called
neighbours and the length of the border that they share,
With the aim of speeding up this calculation, in the pre-
processing stage a spatial indexing of the plot map is used,
so the index query provides the list of plots candidates to be
neighbours, thereby reducing the number of processed plots
from several tens of thousands to a few fens. Choosing the
right data struclure to store the neighbours and the length of
its borderling is an important issue since this information
is accessed often by the algorithm, so it is important to
minimize the time (o access it. As the number of neighbours
of each plot can be different, two unidimensional arrays are
used to store the list of neighbours: an array of neighbours
and an index array. The i-th entry of the index array stores
the position in which the first neighbour of the i-th plot
is stored in the array of neighbours, where i = 1... N,
The neighbours of each plot are stored consecutively in the
array of neighbours, Figure 1 shows an example of these
two arrays, In this example neighbours of plot P2 are P1,
P3, P6 and P7, and they are stored from position 4 of the
array of neighbours. Note that 4 is the value of the second
entry in the index array. This structure presents low latency
in ifs access.

Parcelas

Array de indices

I31,_l 4‘]3|11,13_|15|1_s"z’z 25

//

PZ[Ps{Falmipzﬁpﬂpz]P2|P4|Ps§93!95!p4lps|n§m| P5{P?[P2ipo[pe[pi]Pr]Palpi[Fa]

Array de vecines

Fig. I: Arrays used to store the information about the
neighbourhood.

4. Simulated annealing algorithm

The simulated annealing algorithm [18] is a heuristic to in-
tensively optimize an objective function ruled by a parameter
called temperature 7" that is used to control the thoroughness
of the search for the optimum. The basic procedure is as
follows: (1) given the current configuration of the system, a
trial configuration is generated by a method that includes
some element of chance. (2) The value of the objective
function for the trial configuration, L, is compared with the
value of the objective function for the current confi guration,
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E,.. If E; is better than E,, the trial configuration becomes
the current configuration, otherwise the trial configuration
is adopted as the next current configuration according to
the Boltzmann probability distribution; e!Fe=#/T  (3) For
each value of temperature, the system is allowed to explore
the configuration space for a number of iterations. The value
of 7' is then reduced, so that hetter F values are favoured
and the loop starts from step 1. {(4) The algorithm terminates
upon satisfaction of some appropriate stop condition.

In our case, at the beginning of the process an initial
random solution is generated that satisfies the constraints
of maximum and minimum area for each category.

4.1 The objective function

The obiective function E combines two subobjectives:
maximization of land suitability and maximization of com-
pactness. These subobjectives are combined linsarly:

E =W, x compactness + W, x suitability

(D

where W, and W, are defined by the planner and are
normalized so that the summation of both weights must be
1. The subobjective functions are normalized to the range
[0, t1.

Suitability is calculated as the weighted average of the
suitability for each category. Suitability for a category is
obtained from the average of the suitability of the plots
allocated to that category, weighted by the area of each piot
and normalized by the total area assigned to the category:

C N

Suitability = 3w, (EE_&M) )
i=1 Zj:l Gij

where w; is the weight of the i-th category, N; is the
number of plots allocated to the i-th category, s;; is the
suitability of the j-th plot allocated to the i-zh category, and
a;; is the area of the j-th plot allocated to the i-th category.
Compactness can be defined in different ways. In our
proposal two different functions are considered: one based
on patches, which are groups of adjacent plots with the same
category, and the other one based on categories, where the
plots are grouped into categories. For the compactness based

on patches the function is defined as:
o (v E
Compactness = 4 Z w; | —————— (3)

j=1

where N F; is the number of patches of the i-#h category,
Ay and Fy; are the area and perimeter of the j-#h patch of
the i-th category, respectively. This formula is based on the
fact that, for a given area value, the so called circularity is
maximized by a circle (and the maximum is 1) [19]. The
compactness function based on categories:

< ZN @i
Compactness = 4w Z w; (———%—ﬂ—?j) (G))]
ijl Piy

i=1
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where p;; is the perimeter of the j-th plot allocated
to the i-th category. Note that this function has clearly a
lower computational cost than (3} because it avoids the
computaiion of patches.

4.2 Computational issues

Computing the objective function for a trial solution E; is
done by calculating the variation of E due to the change of
the category of the involved plot instead of calculating the
overall suitability and compactness for the whole plot map.
The new value of the suitability subobiective is calculated
by subtracting the area-weighted suitability of the changed
plot for the old category and by adding the area-weighted
suitability of the changed plot for the new category.

In the case of the compactness function based on patches,
the compaciness score is computed from the area and
perimeter of each patch. In the calculation of the com-
pactness of the new category three situations can be distin-
guished; i) a new patch is generated, i) the area of an exist-
ing patch increases, or iii) several patches are merged. In the
calculation of the compactness of the old category alse other
three situations can happen; i) a patch disappears, ii) the
area of an existing patch decreases, or iii) a patch is divided
into several patches. The identification and management of
these situations is performed as follows. In the case of the
new category, if no neighbour plot has the new category, a
new patch is generated that has the area and perimeter of the
changed plot. If a neighbour plot whose category is the same
as the new one is found, the patch is reconstructed from the
changed plot using the neighbour paich ID. This case can
correspond to any of the following two situations: the area
of an existing patch simply has increased or several patches
have been merged, In the latter case other neighbour plots
with the new category and different patch ID will be found,
so this patch ID is removed since that patch has been merged
with the previous reconstructed patch. In the case of the
old category, it is considered that the patch has disappeared
unless a neighbour plot whose category coincides with the
old category is found. From this neighbour plet, a patch is
reconsiructed by a recursive flooding algorithm and the plots
that constitute the reconstructed paich are identified. If other
neighbour plot that has the old category, and not included in
the reconstructed patch is found, a new patch is generated
from this neighbour plot because the old patch has been
fragmented.

The compactness function based on patches presents an
interesting issue when several patches are merged. Since the
overall compactness is the average of the compaciness of
each patch, when two patches with relatively high com-
paciness are merged, the resulting patch often has lower
compactness and consequently generates lower overall com-
pactness, It is important to deal with these situations because
merging patches produces benefits at long term. Therefore.
a mechanism to promote the conservation of changes that
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merge patches has been introduced, This mechanism consists
on increasing the temperature of the Boltzmann test by
a certain factor when the number of patches of the new
solution is lower than the number of patches of the old
solution in order to increase the probability of acceptance
of the new solation. A multiplying factor is introduced and
tuned by the planner to control this mechanism.

In the case of the compactness function based on cate-
gories, the new value of this subobjective is calculated by
modifying the area and the perimeter of the old and new
categories, The area is modified by subtracting the area of
the changed plot from the compactness score of the old
category and by adding it to the compactness score of the
new category. The new values of perimeter for each category
are obtained by comparing the old and new categories of the
changed plot with the category of their neighbour plots.

4.3 The annealing schedule

The parameters of the annealing schedule must be defined
by the planner. In general, it is recommended that the initial
value of 1" ensure that about 80% of trials are successful at
this stage; this value will depend on both the way in which
the objective function varies with configuration, and the
configuration generating scheme, and must be identified by
trial and error for each problem. The heat balance condition,
that is, the number of iterations executed af each temperature,
was approximately twice the number of plots and each
reduction of T" was affected by multiplying it by a constant
factor, which was 0.95 by default. The stop condition of the
algorithm is the number of temperatures &stablished by the
planner, which was set to 200 by default.

Figure 2 shows the evolution of compaciness and suit-
ability with the temperature using the compactness function
based on categories. The compactness function based on
patches has similar behaviour. In shown case the compact-
ness vatues and the variations of these values are very low,
so a higher weight must be assigned to the compactness
subobjective,

In Figure 3 note that the compactness function based on
patches tends to generate a greater number of patches. In
this figure each category is identified with a different grey
level,

5. Parallel simulated annealing

The computational cost of the algorithm is high due to the
large number of plots and the implicit nature of the problem,
To get a more practical algorithm, the execution time has
to be reduced, and the solution Hes in its parallelization.
Two strategies to parallelize the simulated annealing are
proposed: parameter parallelization and spatial paraHeliza-
tion. A third possible strategy was also considered based
on the parallelization of the computation of the objective
function. However we found out that it is not efficient,
mainly because the low computational cost of the objective
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Fig. 2: Compactness and suitability evolution with the tem-
perature for compactness function based on categories or
patches.

functicn as, according to our proposal, only changes caused
by the changes in the category of a single plot are taken into
accournt,

5.1 Parameter parallelization

The identification of the optimal values of the parameters
that guide the annealing is key issue to find the best
solution. Running the algorithm in parallel with different
parameter values helps in the search of the optimal values,
These parameters are: the initial temperature, the number
of iterations for each temperature, the cooling coefficient,
the initial solution and the weights of both subobjectives,
The parallelization uses as many processes as the number of
different initial temperatures in this case of study.

5.2 Spatial parallelization

The spatial parallelization implies that each process run
the algorithm in a particular geographic zone of the study
area. The plot map is partitioned into groups of plots that
are completely surrounded by plots allocated to the fixed
categories, that is, by plots excluded from the simulation. In
this way, there are no borderline interactions among zones.
Each of these isolated groups of plots is called a cluster.
The algorithm identifies the clusters, from the plot map by a
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Patches

Jategories

Fig. 3: Land zoning maps obtained with both objective
functions; the first one uses the compactness function based
on categories and the second one the compactness function
based on paitches,

k: 5 . ki

pre-processing stage, using a flooding algorithm. In order to
balance the computational load, the clusters are distributed
among the processes so that the number of plots in each
process is as similar as possible to the others.

The execution of ecach process is practically independent
from the rest of them. The only common data accessed by
all the processes is the value of the total area allocated to
each category. Note that this area is constrained between
a certain minitnum and a maximum. Therefore changes
of the category of a plot that results in a total area for
a category exceeding the minimum and maximum values
cannot be done, Therefore this constraint must be checked
continuously using mutual exclusion operations.

6. Case of study

As a case study, a part of a Galician municipality called
Guitiriz, was considered, it consists of 36,803 plots. After
the pre-processing stage 34,000 polygons do not have a fixed
category, so it must be taken into account in the simulated
annealing stage. The plot suitability for each category and
the total area to be allocated to each category were obtained
from previous siudies [20]. All performance tests were
executed in a system with 2 processors Intel Xeon E5440
2.83GIz, 4 cores each and 16GBs of shared memory.

6.1 Parameter parallelization

Figure 4 shows compactness and suitability dependence
with the initial temperature and with different weights for
both subobjectives labelled by the values of we and ws
respectively.

There is not a clear trend in the influgnce of initial
temperature on objective function values, so the cvaluation
of a wide range of temperature values is important to find
the best value of this parameter. Figure 5 shows the results
obtained by running the algorithm three times with the same
parameters but with different initial solutions. Differences
between the solutions obtained with different initializations
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Fig. 4: Influence of the initial temperature on compactness
and suitahility by using the compactness function based on
categories and different weights for the subobjectives,

but the same parameters are similar to the differences
obtained by varying the weighting of the subobjectives,

6.2 Spatial parallelization

In figure 6 the influence of the initial temperature and
the number of processes in the algorithm are shown. The
increase in the number of processes decreases the suitability
value but does not influence the compactness value. Note
that influence on the initial temperature is very low.

Figure 7 shows the speedup for 7 different situations
that are labelled as: the kind of algorithm (by patches or
by categories), the values of w. and w,, and the initial
temperature respectively.

The highest speedups are obtained with the compactness
fanction based on patches and with the compactness function
based on categories when only the compactness subobjective
is optimized, because in these cases each process manages
only local data.

6.3 The influence of the compaciness

The compactness based on categories provides solutions
with a number of patches quite lower than the compactness
metric based on patches. Table 1 shows the number of
patches in the final solution by using different compactness
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Fig. 5: Influence of the initial solution.

Tunctions, different weights for subobjectives and different
values for the temperature multiplier. Note that an increase
on the value of the temperature multiplier factor reduces
the number of patches. Anyway this number is higher
than the number of patches generated by the compactness
based on categories. The increase of the suitability subobjec-
tive weighting when using compactness function based on
patches reduces the number of patches, because the spatial
distribution of suitability presents a certain compactness by
itself.

Table 1: Number of patches

Compactness  Wc Ws T multiplier  Patches number
Categories 0 1 7786
Categories 1 1 6361
Categories 5 1 3677
Categories 10 1 5496
Categories 20 1 5309
Categories 50 1 5235
Categories 1 0 4786
Patches 1 o] 1 8842
Patches 1 ¢ 100 7698
Patches 1 1 100 7193
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Fig. 6: Compactness and suitabitity values for each number
of processes (the objective function uses the compactness
function based on categories).

6.4 Comparison with handmade planning

In order to evaluate the solutions provided by the al-
gorithm, these solutions have been compared to the land
use zoning map designed by technicians for the municipal
land use plan of Guitiriz. The overlap area was measured
as percentage of the total area of the technical solution,
Por compactness based on categories the coincidence was:
agricultaral 78%, forestry 68%, natural space 91% and urban
49%. For compactness based on patches the coincidence
was: agricultural 78%, forestry 67%, natural space 87% and
urban 49%. This results show a good matching for agricul-
tural, forestry and natural space categories. The causes of
the worst matching of urban category are the aesthetic and
architectural criteriz used by technicians in urban planning,
which are not considered in the algorithm. However, the
global suitability for the land zoning map designed by
technicians is 0.52 and for the land zoning maps provided by
the algorithm is around 0.62, so a significant improvement
is achieved.

7. Conclusions

In this paper we deal with the problem of land use
planning. Our proposal is to solve the delimitation of land
use categories issue, that is frequently the stage of the
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tion,

whole process that is the bottleneck in practice. After a
preprocessing stage, a simulated annealing based heuristic is
used to efficiently solve the problem. An objective function
that is a linear combination of two factors: the suitability and
the compactness is introduced. The quality of the resulis on
real situations are comparable to those obtained by experts.
However the best parameters that rule the annealing can not
be easily established prior to the execution. We used this
feature to parallelize the algorithm by running the sequential
code in several processes using different parameters. The
benefits of this approach are mainly in the improvement on
the quality of the final result. In addition, a spatial parallel
implementation is proposed in which the geographical zone
of study is partitioned into a number of so called clusters
that can be processed in parallel. Appropriate mechanisms
to share the information among the processes have been
implemented. The efficiency of this second parallel im-
plementation was validated in a real case of study. Both
parallel proposals are orthogonal, so they can be applied
simultaneously.

As a future work, one of the most immediate improve-
ments is to study other kind of functions for the evaluation
of the compactness criteria. The optimization of other spatial
metrics such as connectivity is also interesting, especially
for the case of the natural space category in order to design
ecological networks.
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